Institute for

m Dynamic Systems and Control

Eidgendssische Technische Hochschule Ziirich IDSC
Swiss Federal Institute of Technology Zurich Institut fir Dynamische Systeme

und Regelungstechnik

Introduction to
Recursive Filtering and Estimation

Spring 2010

Problem Set:

Bayes Theorem,
recursive estimation using Bayes Theorem

Notes:

e Notation: Unless otherwise noted, z, y, and z denote random variables, f,(x) (or the
short hand f(z)) denotes the probability density function of =, and f,,(z|y) (or f(z|y))
denotes the conditional probability density function of x conditioned on y. The expected
value is denoted by E[], the variance is denoted by Var(-) and Pr(Z) denotes the probability
that the event Z occurs.

e Please report any error that you may find to the teaching assistants (strimpe@ethz.ch or
aschoellig@ethz.ch).



Problem Set

Problem 1

Mr. Jones has devised a gambling system for winning at roulette. When he bets, he bets on
red, and places a bet only when the ten previous spins of the roulette have landed on a black
number. He reasons that his chance of winning is quite large since the probability of eleven
consecutive spins resulting in black is quite small. What do you think of this system?

Problem 2

Consider two boxes, one containing one black and one white marble, the other, two black and
one white marble. A box is selected at random and a marble is drawn at random from the
selected box. What is the probability that the marble is black?

Problem 3

In Problem 2, what is the probability that the first box was the one selected given that the
marble is white?

Problem 4

Urn 1 contains two white balls and one black ball, while urn 2 contains one white ball and five
black balls. One ball is drawn at random from urn 1 and placed in urn 2. A ball is then drawn
from urn 2. It happens to be white. What is the probability that the transferred ball was white?

Problem 5

Stores A, B and C have 50, 75, 100 employees, and respectively 50, 60 and 70 percent of these
are women. Resignations are equally likely among all employees, regardless of sex. One employee
resigns and this is a woman. What is the probability that she works in store C?

Problem 6

a) A gambler has in his pocket a fair coin and a two-headed coin. He selects one of the coins
at random, and when he flips it, it shows heads. What is the probability that it is the fair
coin?

b)  Suppose that he flips the same coin a second time and again it shows heads. What is now
the probability that it is the fair coin?

c) Suppose that he flips the same coin a third time and it shows tails. What is now the
probability that it is the fair coin?

Problem 7

Urn 1 has five white and seven black balls. Urn 2 has three white and twelve black balls. We
flip a fair coin. If the outcome is heads, then a ball from urn 1 is selected, while if the outcome
is tails, then a ball from urn 2 is selected. Suppose that a white ball is selected. What is the
probability that the coin landed tails?



Problem 8

An urn contains b black balls and r red balls. One of the balls is drawn at random, but when it
is put back in the urn ¢ additional balls of the same color are put in with it. Now suppose that
we draw another ball. Show that the probability that the first ball drawn was black given that
the second ball drawn was red is b/(b+ r + ¢).

Problem 9

Three prisoners are informed by their jailer that one of them has been chosen at random to be
executed, and the other two are to be freed. Prisoner A asks the jailer to tell him privately which
of his fellow prisoners will be set free, claiming that there would be no harm in divulging this
information, since he already knows that at least one will go free. The jailer refuses to answer
this question, pointing out that if A knew which of his fellows were to be set free, then his own
probability of being executed would rise from 1/3 to 1/2, since he would then be one of two
prisoners. What do you think of the jailer’s reasoning?

Problem 10

Let x and y be independent random variables. Let g(-) and A(-) be arbitrary functions of = and
y, respectively. Define the random variables v = g(z) and w = h(y). Prove that v and w are
independent. That is, functions of independent random variables are independent.

Problem 11

Let = be a continuous, uniformly distributed random variable with x € X = [-5,5]. Let

21 =2+ N

Z2 = T+ na,

where nq and ny are continuous random variables with probability density functions

a1 (14+ny) for —1<n; <0
fn)=<qa1(1—mny) for 0<n; <1
0 otherwise,

ag(l—i—%ng) for —2<ny <0
f(n2) =< o (1 — %ng) for 0<ny, <2
0 otherwise,

where a7 and s are normalization constants. Assume that the random variables x, ni, ny are

independent, i.e. f(x,n1,n2) = f(x)f(n1)f(na).
a) Calculate a7 and as.

b) Calculate f(z|z1 = 0,29 = 0).

c) Calculate f(z|z1 = 0,29 = 1).

d) Calculate f(z|z1 = 0,29 = 3).

Discuss the results.



Problem 12

Consider the following estimation problem: an object B moves randomly on a circle with radius
1. The distance to the object can be measured from a given observation point P. The goal is to
estimate the location of the object, see Figure 1.

A
y

=~ i
=Slance

Figure 1

The object B can only move in discrete steps. The object’s location at time k is given by
z(k) € {0,1,...,N — 1}, where
(k)
(k) =2mr———=.
(k) = 270
The dynamics are
z(k) = mod (z(k—1)+v(k), N), E=1,2,...,

where v(k) = 1 with probability p and v(k) = —1 otherwise. Note that mod (N, N) =0 and
mod (—1, N) = N — 1. The distance sensor measures
1

(k) = ((L — cosf (k) + (sin® (k:))Q) k),

where w(k) represents the sensor error which is uniformly distributed on [—e,e]. We assume
that x(0) is uniformly distributed and z(0), v(k) and w(k) are independent.

Simulate object movement and implement a Bayesian tracking algorithm that calculates for each
time step k the probability density function f(x(k)|z(1: k)).

a)  Test the following settings and discuss the results: N = 100, 2(0) = &, e = 0.5,

4
L=2 p=05,
L=2, p=0.55
L=0.1, p=0.55,
L=0, p=0.55.

b)  How robust is the algorithm? Set N = 100, x(0) = %, e =0.5, L =2, p=0.55in the
simulation, but use slightly different values for p and e in your estimation algorithm, p and
é, respectively. Test the algorithm and explain the result for:

p=0.45 é=e,
p=0.5, é=e,
p=0.9 €é=e,
D =Dp, e =20.9,
D =p, e = 0.45.



o X! mw_m mAdom. o c&(ﬁ Fﬁpfc.sm ad;com c

| :;;'i T TR i D& el bm' ) Gitane oot il Whely
[T 1T e Qmmm\cﬁ mﬁtecmdc:\& cLtescen dp‘ms) Y O A
ERN P*Pr( Xy X L.l xkz,,‘ X) ?C(& ?(x&_ﬂ "D(xd) )_ N

] i,M pitloclellity 07& M COQJCCMLKL spw., Fc:;uﬂ:«\ﬂ . (okgck

o ’Pr?)(,,{— blacl Sag =ldock . K bm@ \
1] ‘L_gﬁfmmggﬂ qmismmg | | | |

T e HAXUR plen oo the p:mwd /Zo wese | &mg EEE ;
T _’Pffx;”bml oo = bl x@ ey = lotaLQ ’Pr(zfuue;

R ———— T Mokfao&.df&cc

| ,%.?(Ww_cu ot ;om; et A Uy

R "rt;\s'e'm%am m AOM@mo.fcu AN

- Exaiie {pun s, S C“%‘?@ ey 5“‘—@
| (loch ey, (,,mjma\ all eyedly uad\»)

AN EENEN. ”?(m&a&l&#f«ﬂ ~oz,é‘—:(umi,m2¢) urwtﬁfd%)

-~
- (0 L S o O (0O O S O O S (S i




. e {/I&_ﬁ—_d&;aﬁt;\—iﬁuuogdc, ré@:' o  ‘*_ 2 prdoab % qﬁ
T e e o [ T ;Lr#_ T

4 € i “‘6 - glscie O £blde et pobahth eg
| i;i’__, T Mm%& chLd_ Of  cske Mwlcbz,

e - ey e{f

| z i_";'i_ T qcaj ‘6_.[9:,);:—?_8_, : %x&m ol ~5_,

A (}vj;- ST {‘) e 4%%@(5 ) qﬁr\@) AAAAA
‘_‘,.f S e A gdmsk.@

| V) S | ! —t | S M- | I | : ! S S = il S K] FOR . | S, 5 I - S —
| |

L egtemiaw . A4 A

gl S e E

L[] i UF(\_ /1 | X&{hm\@__r(;%_\(b)ka k-xx (LJ\ 3' ||  > _‘_ T
;f_;‘;i‘: Urme s 98 21 O I

N O I Y. 9T ™ T fwks T
T Ty (sl } WER
o Rleerd  Keend

f‘i" q“"‘*‘“’“ N L R RS EE e R e wp%ﬁ%
‘Gx]—(j)j@\r- -@mt(w(w\ @x(@\ ;*% BENE /
EEEN 'f*&g@\ fm f”’&\*\%\x [w) 'F*

(JP




T NN “éT ]
| Ei s T CE N T R st i b o L 1 L 1 % L | -’,,-.q_% \ :{‘ _i I B
j_@,;i_j‘__‘,'i;{i_“‘@}:ﬁ”':%:‘

| 4

|
5
.i?’
%
L
it
%
£
ﬁf

@Lt (Cm WO%"‘@[Q WC‘(Q e
o W‘Mf) EEEENE R ARE TS G i MR




EEmEN c\ue:bon. @x\& g:wq 12 - | _ f, 7: EE Ff ]

_ WO*M ﬂ \_ #@M»\,N \Otm O
HEEmAEEEA A e e P

. "'f;'jj f_-_iji'.,'-'i '_A-L;)ff,;;
R e w%w»m \&(@ w@wm &@ T

e e T o

( ) @ dcwem {\r& pu SLM&COUL u : . *;7; |
= :' ‘o: w,pcmcw_ bctwe& a&.@fhpr T

v - quﬁsqor\, {lx‘wt (\Clmk) 2 ; ;_' | :;i:'_;if f,:
11 j ] ;(;‘(W@LL.P L.h)— ‘ptn&h.lz (LJK\’PB *F&('F) . _‘ *

3} ! i : : ] ﬁwb(kT' I

_ - "




Y Gnler e el
[ 6 (A XE {/IJ‘j i ‘Pr\(’f) ﬁm ERN) -
ERERREE QD‘?;%_@“\M;““ EEEASEEEEER R
mEMTEAN /v');:;_@ mE @wm.z, T
T fe A falemeg
*L‘quuﬁsbor\-‘;{,’d&(&] ﬁm’)f? e
T ERF TN I
e e e
SeEaaaaaEEEEE B SECammEsERZERveCE
— § .‘i#—'—-‘g *6—4\ '-’7 ‘_G_i |
B . I B |

*J\o@s& baﬂ. x4 e Qo RS & (b)
@ecami bf.l(_ K&e {m[‘j

| sHe | |

'P"kl«‘(v\ (b U@ 3 LO-H-*:{,

| 0 quﬁddov\ {‘y\\x& ( Eéflr.)“ ?f [T

""" @ Ko (clo) FxAUU) -

AESamEREERE TR ES

| C_’;r— .j_nf‘e— r-. [ .

bﬂ‘ :

-Px,((r)




jhe'pc‘o}mm u_ 1 Pr Jé_daﬂbm_ Hﬁfimig 3.,“ ,:.
S e & it owof s ethay
A dxuachFQ£ Haa wmiﬂdﬁl\ﬁm the Name Qﬁm_c;_ﬁ«ﬁ_'
COf e plon Plunes b Il ke soe free QMcm:r.._ Q:ﬁ
] 4_¢Lc>cm@<; Qc& Et@&.}@‘om\a&io\, y S R Qmmqgfcg bt

41 Q.Qle%OF el VCMM«LG prsner ¢ Boc c,) tq____
. {B’C;_Lé 1 _‘ *S;@%ﬁ_ "\‘Q__PLOEJQ'ELL% GF ﬁ _.’ff.f"f

-

Lo B . i
T

1 7
11
L T ; | /
Y EEEEEE M
N T A O K | o I . i - . __H.J_ o . - J‘_ L
ﬁ_UT T : == Corm[d:or\a.L‘@m&abth‘Qk i :T T B T A A
I .M_‘_-_R,_ L ¢ e | L I A LI I I, SO S N R S S |
| | | » 1 | | , 11 ] | | | [ | ‘ ! | | |
‘_r‘ } b} _“a SRESREES ‘7‘f.—r_ == B — — ~‘ - + ;N p -V-:Ef + -.‘ l Tv».‘.\,..,, pe I, S T -..' ,‘ o 1 i ‘ 4 - : *..Iv_,
L1 I—ri_‘%% 1 - = -ﬁlﬁ_l _'JIQP)L\I - ou UCT d\fﬁwf\ﬂ;uﬁ_ S I

W‘_"“

L ,I’. _ |i ._f__%___hlzf | [ ] ﬁffi:j }%i’@‘_'_,_g#m deexs @Sm aghﬁ el

l [ ] | ‘ | L1 ‘ ) i

e ANl Lﬁxﬁ‘ﬁ - AT ﬂqio.m&ecm

|1 | | | | I I O O O L 1_# ‘

T G I o L[ O O Mﬁ«_ham Bl

EEENEEREEEN iJ-ﬁ (‘l\\‘c [ EEEEREEEEEENR

‘ | | | | | L | | | l [ | | | | ‘0&1& T |

\ L F I f | ] :7& u', g AR ‘fé TAIHQ_] L%' ]

EEEEES T T T T T 11 AT e f*‘““e""h‘
j7 ‘ ] | P_\_: . | l | 1 | | “*Tﬂ‘-_ 17 L | ‘ NWL@ ‘ﬁﬂ@t ‘

EREEEEEEEEEEEEERG AN IR el Y7IE e [ {
EREEREREEREEEEEREEEN ] || LI NL LT

1 N 9 T reA—eiaya g

..........



1~ m T . ~1 - =F
EaEENEE . T 3
ﬂ Xl —-
 —— = L s
- b ﬁj
Ly “_u
__ ll._.uw A - | - P | I
‘”l“ M\M‘

f\[ﬂ& '

L

Cor| |

. L . M
=
L - - L L= e B =
N : w% 12 iE
N k‘
b » = 2 L
- i -
u L < - g . ]
....\Hj r al; =) il
—t E 228
F.t.\ \Mv Pan % t Mu“
K —~ |~ i [
.’ f lw o o : .a
SArCENN 9= 2o
¥ | . R &
J IS
g J: L J=)
O w =
=y y Ks
N c
= f >
“ T < .
~ g ; = -
4 I = I~
-
i = O
H O - b=
. il — |
I
"
=
e p—

1]

——t—t




| CONSHET  Hag \j&d Oubudetiie, dinlpdoon b
Ty (D) = T (VEV 8 Q) |
BN @I AV

FalU o) = Frixeds NSk VI
’ = X E R (g B3)
L e () €W Pr(g) <)
= TH(veV) Prlwen)
| = F, 0 Tl

Thd;q()@m (< Q.Cﬁui\/‘m OA_

sk

“Pddern M | |
| 0o ] : 4 = 1 iy, '/ |
(ANIN R AN (o) ET VSN I 07 e LRI I W L VI (i M
. =pe == - - o | |
= Lo (A = A =AY =A T
| JEE:
] Tt g
=S =l T4 W i
T I 4 U
a HHER S -
RN N E e ~“Laj;§ (7087 Jdiy, * | (- 055 )df, =1
— SR _ K Ny
T =lag {2 FA === D =
. /A My | - .,Q*; 2 Y oy
=) = = =y
T 2




T atu% QLGG (M&J\c\,\b{b el &fciq:pl\,} Iy ,,V,"fj,ﬁ,:,;

j:, 11 TT] A_Fx()c‘) i@or FolE R £ 5. LI HEEREEEN N
N MK) -'7'0 —Otkmwc [ 1 __' LT TP TP T T T ]

wepm& Q._&.m.\abm [ ] ] LT LT 1]
e e St

s _caubmu dosecietion Ukelihood s {Lam) { 155

ﬁ,.i,f,','4 %4 X rL1,%,,L>< Nl | K\Qﬂl\fzk/'ex  .,._,.;   |

I ::_;;" EREMa g (A-2bx) e o<%4w</( T
T ﬁ'x(;; fx) g (4 +2-X)  for -1 £ &=x co i
T T Tl

[T [ 1] OHAU(AQQ I I

I “f%%‘ i 5 o B

- &M&w por (:3 ,x,(mx) |

R AR, A T T Lo | -1<&,L'x'<'o
L j O ot&,cu@(

) e tf\&ﬁ?@\(ﬁCA.CC C&wm(dcro&_,% T

ﬁh K) -p 2-L(") 7%&

.t Sttt

J £6)- fr, k) -F(h\x)oL,( ENEEEENE

“HH A tfimfwfmm T
A T PR B

I A T I I ,,,.;i :f. ﬁ_.l LT .__._t*&'-
b) (o pDGr v\fuwﬂhox o/u( _aSHume mm [

E siht o DcRcecd



== Numesokoll 1| [Z,=0/ 2,50 | (’J“@L '

R NN  . Nk = q’:z‘(,((o Iic) -Fe,ux(le T 7’7
| T Conslder '{mf cl.cﬁ@@*:k{: N:Q‘"vc&y E =51= 43 { 4 OJ
u mEE o020 A 10 I O O (T[]

: T D) k)= 0 et S € K€, f€xsS

— A0~

I )= A (AFX) e [AFER) r XS O

\(

£ = QO (/Hx) (/H =1

1) MM = % U )k (REY o 0 €xE A
° (/r x)(/f ) |
= Plxlio0 )= Homs - aum(x)
R 1,“ |
AT g 0y
AN
A
- I v ? 7\_.>< i
O -
[ )
-5 Dorall Be. = ,
A . I A .
o0 et des S (et ac
. ki L
+ j (4?—)6 (/”,L)ck(
: |
LT T Ll T NI T lgl |
EEENNEEERES LA NEE
. . | | “'Oj | {u 95‘4 )<£~/f ALK ES
=) 'F(K(QO)% %'Z/Hx)__('”i) J‘-« ~ A4 <Xx €0
oty o cx A




ENNEEE . 0 : N NN - =M=
N ] = \%mwctn(_ to x=0 (Pecdkw&sc- bGBxSCJ\SOM |
T _',',Q@Cﬁ_ "'*_ B O i [TTTTTTTTT [
(c) Ls\rmtw 5 (b) o RN R AN R RN
i >r\umﬁiciof-‘ A 0O ~?_0L- A @t\/e\\ T INENN L +
@M&\—‘ &Mom Feu (mx) i
Condldles | mﬁacuf ¢fdcouwg [—S = ff] C/LJ
| EEAS Usj | ) AN
1 . . T k) =0 S LEEXY S T 1N 4f‘><;¢6;% |
| ‘T\ mw.i&j- 2o, [(AHK) ey (A+°Lx) {hr -défstﬁ
,,,,,,, = e
lT_() A () = A& o (A= X ) “m(lf‘ﬁ)ﬁ) -For Ocs(f
] = 4 1 L
EmmRE : Ai TEudmaun
Baom\am_-c‘ EREmE
EE | A e
a EE f\(O./I)*jW)O& Adc*‘ﬁ&o“ﬁfo ]
* O R 52 fi SEEX €A ASKES
=S f{xl00= 1 (AT T fer AL X0
i | /1—x°“ | ;;fgf (O & E Al




—

11
—AL T

I
-

2

£

. ﬂ 1
— il | i P (T £ | | g =
fe i
b ) O | 1 [ . ; i 1N e kv, W
INNE B C 4 A
= = = Pl ;\V} Ih N o 3 3 H— S e -
ENEEENENEEENNNL NN NE=NANET FEN
L o I =] Ve, o H\. m. i
\ - i Ty 8 -
EEEEEEE N BT ,m D Tl [ B
- e W,MM 2c il L g .M, ¥ ﬁ
3 B ﬁ lh«.l[l.\ll Tl 2 e i J
- =S N8
7 T §n 1 N S &l N [
i __@ o ¥ S -+ 4 9
I T ll - :
1 AR wANE: 10T - =
—

[
{

i

T

~)

I

() =0

O -

P | S ) i & 1
S SN 7 CEP;
& . " =2 5| it
u > = H.u|> \% &\ b Tm a . K
b& Tm W R - X .MT !m m | 1 .
2 3 o
< . =
b, | N A ]
- !

N
N.m n




=0,z2=0)
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Problem 11(b)
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% Problem Set2 - Problem 12
%

% *Object on Circle - Recursive Filtering Algorithm*

%

% Recursive Filtering and Estimation
% Spring 2010

%

0 ——

% ETH Zurich

% Institute for Dynamic Systems and Control
% Angela Schollig

% aschoellig@ethz.ch

%

% —-

% Revision history

% [14.03.10, AS] first version

%

clear
rand(“state”,0);

Y0%6%6%6%6%6%6%6%6%6%6%6%6%6%6%6 %% %
OB06%6%6%6%6%6%6%6%6%6%6%6%6%6 %% %% %% %% %% %% %% %%
% Configuration Constants

O0%6%6%6%6%6%6%6%6%6%6%6%6%6%6%6 %% %% % %%
OB06%6%6%6%6%6%6%6%6%6%6%6%6%6 %% %% %% %% % %% %% %%

% Number of simulation steps
T = 100;

% Number of discrete steps around circle
N = 100;

% Actual probability of going CCW
PROB = 0.55;

% Model of probability of going CCW
PROB_MODEL = PROB;
%PROB_MODEL = 0.45;

% Location of distance sensor, as a multiple of the circle radius. Can be

% less than 1 (inside circle), but must be positive (WLOG).

SENSE_LOC = 2;

% The sensor error is modeled as additive (a time of flight sensor, for

% example), uniformly distributed around the actual distance.

% are in circle radii.
ERR_SENSE = 0.50;

% Model of what the sensor error is
ERR_SENSE_MODEL = ERR_SENSE;
%ERR_SENSE_MODEL = 0.45;

The units
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%9%6%%6%%%%%%%%%%%%%6%%%%% %% %% %%
%%6%%%%%%%%%%%%%%%%%%%%%% %% %%
% Initialization

%%6%%%%%%%%%%%%%%%%%%%% %% %% %%
%%6%%%%%%%%%%%%%%%%%%%% %% %% %%

% W(k,1) denotes the probability that the object is at location i at time
% k, given all measurements up to, and including, time k. At time 0, this
% is initialized to 1/N, all positions are equally likely.

W = zeros(T+1,N);

W(0+1,:) = 1/N;

% The intermediate prediction weights, initialize here for completeness.
% We don"t keep track of their time history.
predictW = zeros(1,N);

% The initial location of the object, an integer between O and N-1.
loc = zeros(T+1,1);
loc(0+1) = round(N/4);

%%6%Y%%%%%%%%%%%%%%%%%%%% %%
%%6%9%%%%%%%%%%%%%%%%%%%% %%
% Simulation

%%%9%%%%%%%%%%%%%%%%%%%% %%
%9%6%9%%%%%%%%%%%%%%%% %% %% %%

for t = 1:T
%6%%%%%%6%%%%%%%6%%%
% Simulate System
%6%%%%%%6%%%%%%%6%%%

% Process dynamics. With probability PROB we move CCW, otherwise CW
it (rand < PROB)
loc(t+1l) = mod(loc(t) + 1,N);
else
loc(t+1) = mod(loc(t) - 1,N);
end

% The physical location of the object is on the unit circle
xXLoc = cos(2*pi * loc(t+1)/N);
yLoc = sin(2*pi * loc(t+1)/N);

% Can calculate the actual distance to the object
dist = sqrt( (SENSE_LOC - xLoc)”2 + yLoc"2);

% Corrupt the distance by noise
dist = dist + ERR_SENSE * 2 * (rand - 0.5);

%6%%%%%%6%6%%%%%%%6%%%
% Update Estimator
96%%%%%%6%6%%%% % %%%%%

% Prediction Step. Here we form the intermediate weights which capture
% the pdf at the current time, but not using the latest measurement.
for i = 1:N
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predictW(i) = PROB_MODEL*W(t, 1+mod(i-2,N)) + (1-PROB_MODEL)*W(t, 1+ mod(i,¥

N));

end

% Fuse prediction and measurement. We simply scale the prediction step
% weight by the conditional probability of the observed measurement

% at that state. We then normalize.

for i = 1:N

XLocHypo = cos(2*pi * (i-1)/N);
yLocHypo sin(@2*pi * (i-1)/N);

distHypo = sqgrt( (SENSE_LOC - xLocHypo)”™2 + ylLocHypo”2);
if abs(dist-distHypo) < ERR_SENSE MODEL
condProb = 1/(2*ERR_SENSE_MODEL) ;
else
condProb = 0;
end

W(t+1,i1) = condProb * predictW(i);
end

% Normalize the weights. If the normalization is zero, It means that
% we received an inconsistent measurement. We can either use the old
% valid data, re-initialize our estimator, or crash. To be as

% robust as possible, we simply re-initialize the estimator.
normConst = sum(W(t+1,:));

% Uncomment this line if we want to allow the program to crash.
w(t+1,:) = W(t+l, :)/normConst; normConst = 1.0;

if (normConst > 1le-6)

w(t+1,:) = W(t+l, :)/normConst;
else

W(e+l, 1) = W(l,:);
end

end

%%Y%6%%%%%%%%%%%%%%%%%%% %%
90%9%6%%%%%6%%%%%6%%%%%%%%% %%
% Visualize the results

%%9%6%%%%%%%%%%%%%%%%%%% %%
90%9%6%%%%%6%%%%%%%%%%%%%% %%

figure(l)

xVec = (0:N-1)/N;

yVec = 0:T;
mesh(xVec,yVec,W);

xlabel ("POSITION x(k)/N *);
ylabel ("TIME STEP k*);
view([-30,40]);

hold on
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% actual simulated position

plot3(loc/N,(0:T)",ones(T+1,1)*max(max(W)));
hold off

findfigs



	ProblemSet2.pdf
	ProblemSet2
	PS2_SolutionComplete.pdf
	PS2_SolutionPart1b.pdf
	PS2_11Figures
	PS2_SolutionPart2b
	PS2_12code


	PS2_12

